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Abstract. Digital Twin (DT) has gained significant traction over the last decade,
and it has been defined many times from different perspectives by the academy
and industry communities. Although DTs are widely used in e.g. manufacturing,
healthcare, agriculture, their potential applications will soon extend and cover
other domains. In this scenario, education is required to play a major role in
building its own DT models for purposes ranging from academic to professional
training. The DT technology in the education context is expected to enhance the
outcomes and scopes of the standard digital e-learning approaches. A particular
aspect of the research includes how the DT concept can be transferred over to e-
learning and its technology adjusted for a virtual to virtualmodel. Furthermore,DT
is a unique phenomenon, often misinterpreted, that need to be well-defined within
a proper framework. In this work, we present the architecture of a Prototypical
Digital Twin architecture and explain the importance of defining a framework for
a DT-Learning concept.
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1 Introduction

1.1 Background

In recent years, the rapid advances of technology has brought forth new paradigms that
have the potential to revolutionize various industries and sectors. One such paradigm is
the concept of Digital Twins (DT). A DT is a virtual replica of a physical object, system,
or process that is synchronized in real-time with its physical counterpart. It enables
monitoring, analysis, and simulation of the physical entity, providing valuable insights
and opportunities for optimization and improvement.

NASA has defined a DT as “an integrated multi-physics, multi-scale, probabilistic
simulation of a vehicle or system that uses the best available physical models, sensor
updates, fleet history, etc., to mirror the life of its flying twin.” [21].

Michael Grieves has defined DT “as a set of virtual information constructs that fully
describe a potential or actual physical manufactured product from themicro atomic level
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to the macro geometrical level. At its optimum, any information that could be obtained
from inspecting a physically manufactured product can be obtained from a DT” [9].

If we look further, the CIRPEncyclopedia has definedDT as “a digital representation
of an active unique product (real device, object, machine, service, or intangible asset) or
unique product-service system (a system consisting of a product and a related service)
that comprises its selected characteristics, properties, conditions, and behaviors bymeans
ofmodels, information, and datawithin a single or even acrossmultiple life cycle phases”
[6, 24].

TheE-learning is a very broad and familiar to everyone, however, it is crucial to define
it precisely. According to the Cambridge Dictionary, e-learning is “learning done by
studying at home using computers and courses provided on the internet” [5]. According
to Kumar Basak, Wotto, and Bélanger, 2018, “e-learning stands for electronic learning,
which is a subset of digital learning. It refers to the use of electronic devices such as
computers, tablets, and smartphones to access educational content and resources” [15].
As we can see e-learning has been well-defined and in the context of this article these
interpretations will be used.

DT technology has gained significant attention and traction in recent years, partic-
ularly in the context of Industry 4.0 [15]. It has the potential to transform industries
by enabling enhanced decision-making, predictive maintenance, improved productivity,
and cost savings. By creating a digital replica that mirrors the behavior and charac-
teristics of its physical counterpart, organizations can gain a deeper understanding of
their assets and processes, leading to improved operational efficiency and competitive
advantage.

Education itself has plenty of challenges that need to be addressed on a daily basis
[12]. Back in 2012 Johnson et al. identified three main challenges: enabling people to
learn more effectively, at a lower cost, and demonstrating success through an interdis-
ciplinary education in complex systems science. Even at that time, authors were certain
an individual and personalized approach to education was a must to suit each individual
person.

1.2 Purpose of the Study

The purpose of this study is to explore the challenges and opportunities associated
with DT technology in various sectors. By examining case studies and examples from
manufacturing, healthcare, road infrastructure, city infrastructure, and other relevant
domains, we aim to understand the potential of DT in transforming industries and driving
innovation. Furthermore, this study seeks to answer to the research question of the
specific challenges and opportunities of DT technology in the context of e-learning,
considering its potential to revolutionize the education sector.
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It delves into the specific applications and benefits of DT in manufacturing, health-
care, road infrastructure, city infrastructure, and other relevant domains. Additionally,
it explores the potential of DT to revolutionize the education sector, examining how it
can enhance e-learning experiences and transform traditional educational approaches.

1.3 Organization of the Research

This work is organized into three main sections. Section 1 provides an introduction to
the study, presenting the background, purpose, scope. Section 2 delves into the chal-
lenges and opportunities of DT technology in various sectors, including manufacturing,
healthcare, road infrastructure, and city infrastructure. It examines real-world examples
and case studies to illustrate the transformative potential of DT. Section 3 focuses specif-
ically on the challenges and opportunities of DT technology in the context of e-learning.
It explores how DT can revolutionize the education sector, enhance practical learning
experiences, and empower collaborative learning. Finally, the conclusion Sect. 4 sum-
marizes the key findings and provides insights for future research in the field of DT
technology.

By examining the challenges and opportunities of DT technology across different
sectors, this study aims to contribute to the existing knowledge base and shed light on
the transformative potential of DT in industry and education. Through a comprehensive
exploration of real-world examples and case studies, we seek to provide valuable insights
that can inform organizations, policymakers, and educators in harnessing the power of
DT for innovation, efficiency, and enhanced learning experiences.

2 Main Sectors of Adoption of Digital Twin Technologies

DT technology has emerged as a powerful tool for transforming industries and opti-
mizing processes in various sectors [13, 18]. Before entering the core discussions of
this article whose main topic is DT technology in e-learning, we will provide a few
examples of everyday use of DT. In this section, we explore the main examples of
applications associated with DT technology across different domains, including manu-
facturing, healthcare, road infrastructure, city infrastructure, and more. By examining
real-world examples and case studies, we aim to highlight the transformative potential of
DT and shed light on the key factors that contribute to their successful implementation.
We provide below a short list of prominent sectors where DT can be adopted:

Manufacturing
The manufacturing sector has witnessed significant advancements with the adoption of
DT technologywhich enablesmanufacturers to create virtual replicas of their production
systems, allowing for real-time monitoring, predictive maintenance, optimization, fault
identification, etc. [27]. One of the key challenges in implementing DT inmanufacturing
is the integration of data from various sources and systems to create a comprehensive
digital representation [26]. Additionally, ensuring data accuracy and security throughout
the DT lifecycle poses a significant challenge. However, the opportunities offered by DT
in terms of improved efficiency, reduced downtime, and enhanced product quality make
them an attractive investment for manufacturers.
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Healthcare
In the healthcare sector, DT has the potential to revolutionize patient care, medical
research, and personalized medicine [19]. By creating virtual replicas of individual
patients, healthcare providers can simulate and analyze different treatment scenarios,
optimizing care plans and improving outcomes. However, challenges such as data pri-
vacy and security, interoperability of healthcare systems, and the integration of real-
time patient data into DT need to be addressed. The opportunities offered by DT in
healthcare include personalized treatment strategies, remote patient monitoring, and the
advancement ofmedical research through virtual simulations and predictivemodels [17].

Transport Infrastructures
DT technology can significantly benefit the road infrastructure sector by enabling real-
timemonitoring, predictive maintenance, and optimized traffic management. DT of road
networks can simulate traffic flow, identify bottlenecks, and suggest optimal routing
strategies [10]. Challenges in this domain include the integration of data from various
sources, such as sensors, traffic cameras, and weather systems, to create an accurate
representation of the transportation system. Additionally, ensuring the scalability and
interoperability of DT across different road networks presents a challenge. The oppor-
tunities of DT application in road infrastructure lie in improved traffic management,
reduced congestion, and enhanced safety for drivers and pedestrians.

Urban Infrastructures
DT has the potential to transform the planning, design, and management of city infras-
tructure [7]. By creating virtual replicas of cities, urban planners and policymakers can
simulate and analyze different scenarios, optimizing resource allocation and improving
sustainability. Challenges in implementing DTs for city infrastructure include data inte-
gration from diverse sources, ensuring data accuracy and quality, and addressing privacy
concerns [28]. The opportunities offered by DT in this domain include improved urban
planning, efficient resource management, and enhanced citizen engagement.

Agriculture
It can be a complex challenge to model DT for Eco-Cyber-Physical Systems (ECPS)
in smart agriculture, advocating the use of Enterprise Modelling as the foundational
framework and the Living Lab methodology for iterative refinement [16]. The authors
have utilized historical records from Latvia’s robust potato production history and mod-
ern soil moisture sensor data, and the research emphasizes the significance of Digital
Twins (DTs) in guiding decisions and interventions within Eco-Cyber-Physical Systems
(ECPS). The 4EM Enterprise Modelling methodology assumes a pivotal role, concur-
rently endorsing an ecosystem-oriented strategy for agriculture, thus illuminating the
modeling and system-thinking advantages inherent in the ECPS paradigm. Validation
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of this approach stems from real-world field experiments and exhaustive literature anal-
ysis. Nonetheless, the persistence of challenges in accurately depicting ECPS dynamics
necessitates future enhancement via field trials and technological innovations.

Other Domains
Apart from manufacturing, healthcare, road infrastructure, and city infrastructure, DT
technology finds applications in various other sectors. For example, in the energy sector,
DT can optimize energy generation, distribution, and consumption [23]. In the aerospace
industry, DT enables predictive maintenance and enhances aircraft performance [20].
Furthermore, DT of the Earth for Green Transition is another ambitious project that
stumbles upon the challenge of designing the DT that allows its users to intervene,
extract information, and influence system trajectory across time and space [4]. The chal-
lenges and opportunities in these domains vary but often revolve around data integration,
security, and scalability.

3 Challenges and Opportunities of Digital Twin in E-learning

In this section, we explore the challenges and opportunities of implementing DT in e-
learning. Given the broad range of applications of DT technology as described in the pre-
vious section, we discuss here how the DT technology has the potential to revolutionize
the field of education by transforming traditional learning environments into interactive
and immersive experiences. Given the diversity of application areas development of a
discipline aimed at the DT learning system will require a multidisciplinary context or
ecosystemwhere sector-specific knowledgewouldmatch to the knowledge and expertise
in computer science, communication technology and pedagogical knowledge.

By leveraging the capabilities of DT, educators can create virtual replicas of physical
setups, laboratories, and experiments, providing students with a realistic and engaging
learning experience [11]. Additionally, DT in e-learning will enhance collaboration by
enabling remote access to DT resources, and accelerate the learning process [8]. This
section aims to highlight the transformative potential of DT in e-learning and discuss
the key challenges that need to be addressed for successful implementation.

3.1 Enhanced Learning

One of the significant opportunities presented by DT in e-learning is the ability to
enhance learning experiences [1]. By creating virtual replicas of physical setups, students
can engage in realistic simulations and experiments. DT provides a hands-on learning
environment, allowing students to interact with the virtual models, manipulate variables,
and observe the system evolution in real-time [20]. This experiential learning approach
fosters deeper understanding, critical thinking, and problem-solving skills [25].

Furthermore, emerging technologies and pedagogical innovations are a huge part of
the learning experience students get. By integrating interactive digital platforms, per-
sonalized learning pathways, and immersive virtual environments educators can create
dynamic and engaging lessons that cater to diverse learning styles. DT technology is
one of the technological advancements that can further deepen the student’s learning
experience.
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3.2 Personalized Learning

DT also enables personalized learning experiences. This pedagogical approach can tailor
education to meet the individual student’s needs, preferences, and abilities. By creating
individualized virtual replicas of students, educators can tailor the content and pace of
instruction to meet each student’s specific needs and learning style [2]. DT can track stu-
dents’ progress, identify areas of strength and weakness, and provide targeted feedback
and support. Adaptive learning algorithms can be integrated into DT to dynamically
adjust the learning path based on the student’s performance and learning goals, ensuring
optimal learning outcomes.

3.3 Collaborative Learning

DT facilitates collaborative learning by enabling students towork together in virtual envi-
ronments. Students can collaborate on complex projects, conduct virtual experiments,
and solve problems collectively, regardless of their physical locations. DT supports real-
time communication, information sharing, and joint decision-making, fostering team-
work and collaboration skills [8]. This collaborative learning approach prepares students
for the collaborative nature of the modern workplace and encourages the exchange of
ideas and perspectives [7].

3.4 Remote Access to Digital Twin Resources

One of the challenges in traditional education is limited access to resources, especially
for students in remote areas or those with physical disabilities [22]. DT Learning should
address the additional challenge of providing remote access to replica of complex phys-
ical or technological objects and their representation. Students should be able to access
virtual replicas of systems of roads, agriculture, etc., equipment’s, and resources from
anywhere, anytime, by using internet-connected devices. The DT Learning will extend
the current potential of today’s inclusive education, expands educational opportunities,
and reduces barriers.

3.5 Challenges in Implementing Digital Twin in E-Learning

While the potential of DT in e-learning is significant, several challenges must be
addressed for successful implementation.

1. The development of high-quality and accurate virtual replicas. Creating realistic and
dynamic digital models that accurately mimic the physical environment requires
expertise in modeling, simulation, and data integration.

2. Ensuring the security and privacy of personal data (students, citizens, employees) and
protecting intellectual property rights are critical considerations.

3. Integration with existing platforms and systems. DT in e-learning platforms should
seamlessly integrate with management systems, content repositories, and assessment
tools to provide a unified and coherent learning experience. Interoperability standards
and protocols need to be established to enable seamless data exchange and integration
across different platforms and technologies [14].
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4. The availability of infrastructure and access to reliable internet connectivity is essen-
tial for students to access and utilize DT effectively. Bridging the digital divide and
ensuring equitable access to technology and connectivity for all students is crucial
for the widespread adoption of DT in e-learning.

5. Understandingof theDT termand the technological advancement it canoffer is crucial
so the technology is notmisinterpretedwith other technological options available. Fur-
thermore, DT technology is a complex system that requires a thorough understanding
of the automatic data flow and how it can be set up so DT is applied correctly.

3.6 Data Security and Privacy

In 2022, Banaeian Far and Imani Rad have focused on the intricate security and privacy
hurdles entailed in the deployment of Digital Twins (DTs) within the Metaverse, a con-
cept dating back to 1992 [3]. These challenges encompass safeguarding the integrity
and individuality of DTs within the digital realm, with proposed solutions involving the
implementation of blockchain-based data auditing protocols. Additionally, the paper
highlights the imperative of fortifying DT security against cyber threats within the
Metaverse’s decentralized landscape, while concurrently addressing trust establishment
issues in the absence of trusted third parties. Ensuring ownership verification, preventing
theft, ensuring continuous DT availability, and validating the authenticity of DTs and
Metaverse-based services are among the overarching concerns.

Furthermore, the authors underscore the intricacies of central management in a
decentralized Metaverse environment and the necessity of effectively managing iden-
tities within this digital realm. These multifaceted challenges must be effectively sur-
mounted to guarantee the secure and privacy-preserving utilization of DTs within the
Metaverse. Authors have outlined a three-layer architecture linking the physical world
with the Metaverse, emphasizing the potential applications of DTs in this context. The
significance of these security and privacy challenges in the realm of DTs and the Meta-
verse suggests avenues for future research. These avenues include solutions for cyber
threats, privacy concerns, ethical, legal, and societal issues, data management, as well
as predictability and signal processing challenges.

4 Discussion and Conclusions

In the above sections, we have explored the challenges and opportunities associated
with DT technology in the learning sector. From manufacturing to healthcare, road
infrastructure to city planning, DT offers transformative potential by enabling real-time
monitoring, simulation, and optimization. While challenges related to data integration,
privacy, and scalability exist, the opportunities presented byDT in terms of improved effi-
ciency, reduced costs, and enhanced decision-making make them compelling solutions
for industries and organizations.
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By understanding of DT technology works across different domains, stakeholders
can make informed decisions and develop strategies to leverage its potential effectively.
This context delves into the challenges and opportunities of DT in the context of learn-
ing which is the main objective of our work. We explored how this technology can
revolutionize the education sector and enhance the learning experiences of students.

DT concept has the potential to transform e-learning by providing realistic and inter-
active learning experiences, personalized instruction, collaborative learning opportuni-
ties, and remote access to educational resources. While challenges related to virtual
model development, integration, and infrastructure exist, addressing these challenges
can pave the way for the widespread implementation of DT in e-learning. By harnessing
the power of this technology, educators can create engaging and immersive learning
environments that empower students and prepare them for the demands of the digital
age.

However, it is crucial to teachDT technology to the stakeholders and industry experts
to the extent that DT is not confused with the Digital Model or Digital Shadow [29].
This means to teach the DT phenomenon it is required to develop a well-defined protocol
and framework that we call “DT-learning”. DT-learning would allow us to teach the DT
phenomenon to industry experts, stakeholders, academic staff, and the young generation.
Furthermore, it would explain the difference between Digital Model, Digital Shadow,
and Digital Twin so that whenever someone develops a new system, they do not have to
misinterpret any of the terms and the protocol would be clear.

To comply with the DT definition and apply it to e-learning we are introducing a
new term that would allow us to use DT technology in a virtual to-virtual environment -
“Virtual AI Twin”. We present e-learning platform layout for this concept in the Fig. 1.

Fig. 1. E-learning platform layout concept. Data exchange between E-learning platform and it’s
virtual replica, created by authors (2023).

We also present our first prototypical DT architecture in e-learning in Fig. 2.
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Fig. 2. Prototypical DT architecture for e-learning. We have E-learning platform layout (layer 1)
that can change based on the data (layer 2) that can be collected from E-learning platforms virtual
replica using various data (layer 3) that different heatmaps patterns (layer 4) can provide from the
E-learning platform, created by authors (2023).

5 Future Research Directions

In this manuscript, a review of the current DT deployment has been presented with
the main aim to argue on the need to develop a proper framework for the DT-Learning
experience. It has to be defined in a way the industry experts and users can rely on it
and not misinterpret Digital Twin’s meaning and usability. Furthermore, it is required
to deep dive into our proposed prototype in e-learning and to understand the meaning
and necessity of its elements and how to integrate the architecture in a new or existing
e-learning management system.
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